Reprinted from

FEODER

Geoderma 88 (1999) 137-164

Generalizing the fractal model of soil structure:
the pore—solid fractal approach -

Edith Perrier !, Nigel Bird ®*, Michel Rieu **

* ORSTOM, Laboratoire d’Informatique Appliquée, 32 av. Henri Varagnat, 93143 Bondy Cedex,
France
® Silsoe Research Institute, Soil Science Group, Wrest Park Silsoe, Bedford MK45 4HS, UK

Received 28 October 1997; accepted 28 September 1998

Fonds Documentaire ORSTOM
Cote: B X 20 2/6 Ex: 4

S

Y

ELSEVIER

\\
b \
i

iy




GEODERMA

AN INTERNATIONAL JOURNAL OF SOIL SCIENCE

EDITORS-IN-CHIEF

_H. Insam, University of Innsbruck, Dept. of
Microbiology, Technikerstrasse 25, A-6020
Innsbruck, Austria

Tel.: +43 512 5076009; Fax: +43 512 5072928;
E-mail: heribert.insam@uibk.ac.at

A.B. McBratney, University of Sydney, Dept.
of Agricultural Chemistry & Soil Science, Ross
St. Building AO3, Sydney, N.S.W. 2008,
Australia

Tel.: +61 29 351 3214; Fax: +61 29 351 3706;
E-mail: alex.mcbratney@acss.usyd.edu.au

HONORARY EDITOR
R.W. Simonson, Oberlin, Ohio

EDITORIAL BOARD

J. Bouma, Wageningen

J.W. Crawford, Dundee

K. Dalsgaard, Arhus

R.B. Daniels, Raleigh, N.C.

J. de Gruijter, Wageningen

D. Dent, Norwich

D.P. Franzmeier, West Lafayette, Ind.
R. Gilkes, Perth, W.A.

K. Haider, Deisenhofen

A.E. Hartemink, Wageningen
G.B.M. Heuvelink, Amsterdam
R. Horn, Kiel

P.M. Huang, Saskatoon, Sask.
R.F. Isbell, Townsville, Qld.
H.E. Jensen, Copenhagen
E.F. Kelly, Fort Collins, Colo.
K. Kyuma, Hikone

A.R. Mosier, Fort Collins, Colo.
M. Oades, Glen Osmond, S.A.
Ya.A. Pachepsky, Beltsville, Md.
R.L. Parfitt, Palmerston North
M. Robert, Versailles

K. McSweeney, University of Wisconsin at
Madison, Dept. of Soil Science, 1525
Observatory Drive, Madison, Wl 52706-1299,
U.S.A.

Tel.: +1 608 262 0331; Fax: +1 608 265 2595;
E-mail: kmcsween@facstaff.wisc.edu

D.L. Sparks, University of Delaware, College
of Agric. Sciences, Dept. of Plant & Soil
Sciences, 147 Townsend Hall, Newark, DE
19717-1303, U.S.A.

Tel.: +1 302 831 2532; Fax: +1 302 831 3651;
E-mail: disparks@udel.edu

A. Ruellan, Montpellier

M. Schnitzer, Ottawa, Ont.

U. Schwertmann, Freising

N. Senesi, Bari

S. Shoji, Sendai

G. Sposito, Berkeley, Calif.

K. Stahr, Stuttgart

A. Stein, Wageningen

G. Stoops, Ghent

L. Stroosnijder, Wageningen
G.C. Topp, Ottawa, Ont.

N. van Breemen, Wageningen
E. van Ranst, Ghent

W.H. van Riemsdijk, Wageningen
A. van Wambeke, Ithaca, N.Y.
Gy. Vérallyay, Budapest

M.J. Vepraskas, Raleigh, N.C.
H. Vereecken, Jilich

G.J. Wall, Guelph

A.W. Warrick, Tucson, Ariz.
D.H. Yaalon, Jerusalem

Scope of the journal. The primary intention of the journal is to stimulate wide interdisciplinary cooperation and
understanding among workers in the different fields of pedology. Therefore, the journal tries to bring together
papers from the entire field of soil research, rather than to emphasize any one subdiscipline. Interdisciplinary work
should preferably be focused on occurrence and dynamic characterization in space and time of soils in the field.

Publication information. Geoderma (ISSN 0016-7061). For 1999 volumes 87-92 are scheduled for publication.
Subscription prices are available upon request from the publisher. Subscriptions are accepted on a prepaid basis
only and are entered on a calendar year basis. Issues are sent by surface mail except to the following countries
where air delivery via SAL is ensured: Argentina, Australia, Brazil, Canada, Hong Kong, India, Israel, Japan,
Malaysia, Mexico, New Zealand, Pakistan, PR China, Singapore, South Africa, South Korea, Taiwan, Thailand,
USA. For-all other countries airmail rates are available upon request. Claims for missing issues must be made
within six months of our publication (mailing) date.

Orders, claims, product enquiries Please contact the Customer Support Department at the Regional Sales Office
nearest you:

New York, Elsevier Science, P.O. Box 945, New York, NY 10158-0945, USA. Tel: (+1) 212-633-3730, [Toll free
number for North American Customers:1-888-4ES-INFO (437-4636)], Fax: (+1) 212-633-3680, E-mail: usinfo-f
@elsevier.com

Amsterdam, Elsevier Science, P.O. Box 211, 1000 AE Amsterdam, The Netherlands. Tel: (+31) 20-485-3757, Fax:
(+31) 20-485-3432, E-mail: nlinfo-f@elsevier.nl

Tokyo, Elsevier Science KK., 1-9-15, Higashi-Azabu 1-chome, Minato-ku, Tokyo 108, Japan. Tel: (+81) 3-5561-
5033, Fax: (+81) 3-5561-5047, E-mail: info@elsevier.co.jp

Singapore, Elsevier Science, No. 1 Temasek Avenue, #17-01 Millenia Tower, Singapore 039192. Tel: (+65) 434-
3727, Fax: (+65) 337-2230, E-mail: asiainfo@elsevier.com.sg

Rio de Janeiro, Elsevier Science, Rua Sete de Setembro 111/16 Andar, 20050-002 Centro, Rio de Janeiro - RJ,
Brazil; Tel: (+55) (21) 509 5340; Fax: (+565) (21) 507 1991; E-mail: elsevier@campus.com.br [Note (Latin America):
for orders, claims and help desk information, please contact the Regional Sales Gffice in New York as listed above]




GEODERMA

Geoderma 88 (1999) 137-164

Generalizing the fractal model of soil structure:
the pore—solid fractal approach

Edith Perrier *!, Nigel Bird >, Michel Rieu **

* ORSTOM, Laboratoire d’Informatique Appliquée, 32 av. Henri Varagnat, 93143 Bondy Cedex,
o France
® Silsoe Research Institute, Soil Science Group, Wrest Park Silsoe, Bedford MK45 4HS, UK

Received 28 October 1997; accepted 28 September 1998

Abstract

We review a generalized approach to modeling soil structures, which exhibit scale invariant, or
self-similar local structure over a range of scales. Within this approach almost all existing fractal
models of soil structure feature as special albeit degenerate cases. A general model is considered
which is shown to exhibit either a fractal or nonfractal pore surface depending on the model
parameters. With the exception of two special cases corresponding to a solid mass fractal and a
pore mass fractal the model displays symmetric power law or fractal pore size and solid size
distributions. In this context the model provides an example of a porous structure in which pore
sizes can be inferred from associated solid particle sizes through this symmetry. Again with two
exceptions the model is shown to exhibit scaling of solid and pore volumes as a function of the
resolution of measurement contrary to that of a mass fractal structure and to possess porosity other
than zero or unity when local structure is included at arbitrarily small scales contrary to the
situation arising in the case of a solid mass fractal and a pore mass fractal.model respectively.
Consequently the model not only generalizes the fractal approach to modeling soil structure but
introduces properties central to the characterization of a soil which are quite distinct from those
exhibited by existing fractal models. The model thus offers a wider scope for modeling
self-similar multiscale soil structures than that currently operating. © 1999 Elsevier Science B.V.
All rights reserved.
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1. Introduction

Fractals are becoming increasingly popular in soil physics research as a
means for characterizing various properties of porous media. They have been
used both in theoretical and practical studies to model: (i) fractal number—size
distributions (pore size distributions: Friesen and Mikula, 1987; Ahl and
Niemeyer, 1989; Tyler and Wheatcraft, 1990; Rieu and Sposito, 1991c; Perrier
et al., 1996; particle size distributions: Tyler and Wheatcraft, 1989, 1992; Wu et
al., 1993); (ii) fractal surfaces (pore—solid interface: Pfeifer and Avnir, 1983, de
Gennes, 1985, Friesen and Mikula, 1987; Davis, 1989, van Damme and Ben
Ohoud, 1990; Toledo et al., 1990; Bartoli et al., 1991; Crawford et al., 1995)
and (ii) mass fractal properties (solid mass fractal: Friesen and Mikula, 1987;
Bartoli et al,, 1991; Rieu and Sposito, 1991c; Young and Crawford, 1991;
Crawford, 1994, Bird et al., 1996; Crawford et al., 1995; Perrier et al., 1995; or
associated aggregate distributions: Perfect and Kay, 1991; Crawford et al., 1993;
or pore mass fractal: Katz and Thompson, 1985; Ghilardi et al., 1993). The main
purpose of these studies is to analyze or characterize complex multiscale porous
structures. As far as soil structure is concerned, attention to date has focused
mainly on modeling soil structures and, in particular, soil aggregate structures in
terms of solid mass fractals and on modeling the pore—solid interface within the
soil in terms of fractal surfaces. The essential feature common to each fractal
model is scale invariance, that is the structure in question is composed of parts
which appear similar to the whole. Examples include the now familiar Menger
sponge (or Sierpinski carpet) in the context of a mass fractal model and the Von
Koch curve, or the internal surface of a Menger sponge in the context of a
fractal surface model. Our purpose is to review a new approach to modeling
multiscale porous media and soil structures in particular. This involves an
alternative class of models which can be viewed as a generalization of the
previously quoted fractal models. Like any fractal model, the new class exhibits
self-similar properties. In other important respects, central to the characterization
of a porous medium, it is quite distinct. We will call it a ‘pore-solid fractal’
model (PSF).

The PSF model originates from two studies. Neimark (1989) developed the
‘self-similar multiscale percolation system’, a representation of a disordered,
disperse medium that exhibits a fractal interface between solid and pore phases.
Perrier (1994) independently proposed a multiscale model of soil structure
which combines a fractal pore number—size distribution and a fractal solid
number—size distribution. Although these two models have been developed in
different contexts, using slightly different definitions, and presenting different
local geometrical shapes, they are nevertheless equivalent in terms of the
features considered in this paper. After a quick review of the principles of
modelling a fractal porous medium we will define the PSF model within this
conceptual framework using Neimark’s definition. Equivalence with Perrier’s

e
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definition is given in Appendix A. First we will show how the PSF model
actually gathers in a single structure the previous properties of fractal pore and
solid number—size distributions and a pore—solid fractal interface. Then we will
examine further properties of the PSF model: we will show that it combines in a
geometrical pattern pores and solids at any stage of its development, and we will
derive its scaling properties as regards the solid or pore mass, showing that a
PSF in its general form is not a mass fractal. Finally, in Section 4, we will see
that the PSF model reduces to a classic solid or pore mass fractal in two
symmetric limiting cases, and, more generally, that the PSF model constitutes a
general framework for analysing and comparing most of the previous fractal
models of porous structures in soil science.

2. Fractal objects
2.1. Basic construction

Construction of a deterministic self-similar fractal object of fractal dimension
D, embedded in an Euclidean space of dimension d, is based on the following:
First, an initiator (Fig. 1a) which defines a region of linear size L in a space of
Euclidean dimension d. This region can be divided into N equal parts or
subregions of linear size L/n paving the whole object. Second, a generator (Fig.
1b) which (i) divides the N parts into two sets of ‘Nz (shown in light gray in

(2) ® ©
initiator generator fractal object
< L > i=1 i=2

d=2,n=3,2=2/9,D =1log2/log3 =0.631,Nz=2

Fig. 1. Basic construction of a fractal object. In a space of Euclidean dimension d, the initiator (a)
defines a region of linear size L divided into N equal parts. At the first iteration step, the
generator (b) divides the N parts into two sets of Nz (light gray) and N(1— z) (dark gray)
subregions, determines the location of the Nz subregions and defines a pattern inside the N(1 — z)
subregions. At the next step, each of the Nz subregions is replaced by a reduced replicate of the
generator. : ’
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Fig. 1b) and N(1 — z) (shown in dark gray in Fig. 1b) subregions (z < 1); (ii)
defines a pattern inside the N(1 — z) subregions; (iii) defines the location of the
Nz subregions where the whole shape will be replicated.

Then a recursive process replaces each of the Nz subregions by the generator
reduced by the same ratio 1/n (Fig. 1c for step 2) and so forth at subsequent
steps 1.

2.2. General properties
The smaller subregions pave the whole initiator so that N(L/n)¢ = L%, that is

N=n? (1)

The fractal dimension D follows from the number of replicates and the
similarity ratio by

_ log(Nz) ' @)
log(n)
Eq. (2) may be rearranged as:
Nz=n". (3)
Combining Egs. (1) and (3) we obtain
z=n""", 4)
and
nz =nP~ @D, (5)

Let .7 (r,) be the number of replicates of size r; created at each step i of the
development of the structure. 7, is defined by

r=L(n)"" or n=L/r,. (6)

The number of replicates created at step 1 is: ./ ,(r;) = Nz.
At the next iteration step, Nz replicates of size r, are created in each
replicate of size r,. Then at step i,

A1) = (N)H(r,) = Ne(Ne) ™.
or
A (1) =(Nz)". ‘ (7)
Using Egs. (3) and (6) we obtain
(N2)' =(n?) = ()" = (277

-D

=L°r", (®)
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and
A (1) =LPr7P. (9)
Eq. (9) expresses the relationship between the number of replicates and their
size as a power law function with an exponent equal to —D, where D is the
fractal dimension.
In a similar way, several parameters of the fractal object can also be

expressed as power law functions of the resolution scale ;. Formulas (10) to
(12) will be useful in further derivations:From Eqs. (1) and (6)

Ni = Ldr,-_d- (].O)
From Egs. (4) and (6)

zi=IP=dpd D, (11)
From Egs. (5) and (6)

(nz)' =LP~@=Dpd=D-D (12)

2.3. Classical ways to model a porous medium

Depending on the modeling context, the N(1 — z) subregions may represent
different patterns. When fractal objects are used to model porous media made of
a solid phase and a pore phase, the set of these N(1 — z) subregions represents
generally an homogeneous material (shown in dark gray in Fig. 2) rather than a
heterogeneous one (Fig. 1).

generator (i =1) fractal object (i = 2)

d=2,n=3,z=2/9,D=0.631

Fig. 2. The first two steps of the development of a fractal porous medium. The N(1— z) (dark
gray) subregions are associated with an homogeneous material.
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d=2,n=3,z=8/9,D=1.3893




14

)

E. Perrier et al. / Geoderma 88 (1999) 137-164 143

This homogeneous material can be identified either with the solid phase of
the porous medium (shown in black in Fig. 3a.1) (‘pore mass fractal’) or the
pore phase (shown in white in Fig. 3b.1) (‘solid mass fractal’).

At each step i, reduced copies of the generator in the Nz subregions (shown
in light gray in Fig. 3a.1) reveal new details at finer resolution scales (Fig. 3a.2
and b.2). These subregions constitute the ‘fractal set’.

Two main options have been considered in previous studies: (i) Iterations are
carried out ad infinitum, and the fractal set of (Nz)' subregions vanishes. The
model represents only solid in the so-called pore mass fractal (Fig. 3a.3) or only
pores in the solid mass fractal (Fig. 3b.3). (i) A lower cutoff of scale is
assumed, considering a finite number of recursive iterations m. The (Nz)™
subregions created at the last iteration step i=m will undergo no further
division and the fractal set is assumed to model the complementary phase: in a
pore mass fractal it is associated with the pore phase (shown in very light gray
in Fig. 3a.4), and in a solid mass fractal it is associated with the solid phase
(shown in black in Fig. 3b.4).

3. The PSF model
3.1. Definition

Following the approach of Neimark, which combines pores and solids in the
model in an interesting symmetrical setting, we define the (1 — z) proportion of
the generator as a mixture of pore and solid defined as follows:

(I—2z)=(x+y) (13)
where x denotes the proportion of pore phase, y the proportion of solid phase
and z represents the proportion of the generator where the whole shape is
replicated at each step. Solids and pores generated at each step are kept whereas
the fractal set is transformed (Fig. 4).

Combining Egs. (13), (1) and (2) we can express the fractal dimension as:
logn
Eq. (14) shows that for a given Euclidean dimension d, the value of the
fractal dimension D of a PSF model depends only on the value of parameters #,
x and y.

Fig. 3. Classical example of a pore mass fractal () and a solid mass fractal (b) modeling a porous
medium. The pore phase is shown in white or very light gray and the solid phase is shown in
black. If infinite iterations are carried out, the pore mass fractal represents only solid (a.3) and the
solid mass fractal only void (b.3). If a lower cutoff of scale is assumed, the fractal set (shown in
light gray) is associated with the pore phase (a.4) or the solid phase (b.4).
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generator (i = 1) ] fractal object (i = 2)

d=2,n=3,z=2/9,x=4/9,y=3/9, D=2 +log(1-7/9)/log3 = 0.631

Fig. 4. Definition of a PSF model. The N(1— z) subregions are divided into Nx =4 pore
subregions (white) and Ny = 3 solid subregions (black). The fractal set {light gray) cotresponds to
Nz =2 subregions where the whole shape is replicated at next iteration step.

Parameters x, y and z can be considered as probabilities (x +y + z=1) and
mathematical calculations can be done in a probabilistic way (Neimark, 1989).
However, for sake of simplicity, we will consider here that x, y and z are
proportions and Nx, Ny, Nz refer to the number of subregions of each type, to
get simple proofs based only on counting.

3.2. Counting elements

At step 1, there are only elements of size L/n: Nx pores, Ny solids and Nz
subregions where the whole shape will be replicated at the next step.

At step 2, some elements of size L/n are kept: Nx pores, Ny solids, whereas
new elements of size L(n)~? are added: Nx(Nz) pores, Ny(Nz) solids, and
Nz(Nz) subregions where the whole shape will be replicated at the next step.

At step i, let ./ (r,) and .#,(r,) be the respective numbers of pores and
solids of size r;. Then

N (1) = (Nx)A#(r;,_,) and Ay (1) = (Ny) A (7:-1)-
Using Eq. (7) we obtain

A1) =Nx(Nz)i—1, (15a)
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and using Eq. (8),

Nx ;X 3
A1) = FZ(NZ) = ZLD’”i P (15b)
In a symmetric way, we can write
A (17) =Ny(Nz:)i_1 | (16a)
or
A1) = &(Nz)i = Zpppr, (16b)
Nz Z

More generally, the number of elements of size r; added at each step scales
as a power —D of the size:

Hr)or P () or P A r) P (17)
3.3. Porosity
Since x represents the proportion of pores kept at step 1 by the generator, zx

is the proportion of pores added in the replicates generated at step 2, and so on.
Thus the porosity ¢, at step i is the following sum:

izl =1
qb=x+zx+zzx+...+zi“1x=x2zj=x( ) , (18)
j=0

From Eq. (13) we obtain

| x ‘
i =—(1—2"). 19
b= =2 (19)

As the number of iterations i increases to infinity, z’— 0 and Eq. (19)
becomes (cf. Neimark, 1989 and Perrier, 1994):

X
=

x+y (20)

Eq. (20) shows that a PSF model exhibits a finite value of the total porosity
which depends only on the value of parameters x and y.
3.4. Cumulative number—size distributions of pores and solids
It is commonly assumed that, when a collection of self-similar objects
exhibits a cumulative number—size distribution of objects in the form:
N(r)or P, (21)
the collection may be called fractal of dimension D (Mandelbrot, 1983).
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Let N(r;) and N,(r;) be the respective numbers of pores and solids of size
greater than or equal to r;. '

At iteration step i = 1, the number of pores is N(r;) =.#.(r;) = Nx.

For i=2, N(r,) =N.r,) +#(r,) = Nx+ Nx(Nz) = Nx(1 + Nz), and at
any step i:

N (1) = N(riy) + 4 (r;) = Nx{1 + Nz + (N2)* + ... +(N2) 7).

Summation of this geometric series of ratio Nz yields:

i—=1 _ (Nz)i-l
N(r))=Nx)_ (Nz)' = Nx| ———].
() =L () ( . )
If Nz>1,as i =, (Nz)!> 1 and ((Nz) — 1) =(Nz)". Using Eq. (8) one
gets

(22)

M Ny = oy 23
o1 =l (232)

In a symmetric way, the cumulative number of solids greater than or equal to
r, is obtained by substituting x by y in Eq. (23a)

Ny Ny
Nz—1 Nz—1

Egs. (23a) and (23b) are discrete analogs of Eq. (21). They can be rewritten
as:

N(r;) =

N(r)= (Nz)' = IPr P, (23b)

N(r)ar®, (24a)
and
N(r)ar®. (24b)

Egs. (24a) and (24b) show the symmetry exhibited by the PSF model: both the
pore number—size distribution and the solids number—size distribution assume a
power law form with identical exponent —D, where D is the fractal dimension.

3.5. Pore-—solid interface

Another fractal property commonly observed in some porous media is related
to the measurement of the pore—solid interface.

A surface is called fractal of dimension D when its area S(I) measured with
units 47! scales as 19717 where d — 1 < D < d, that is:

D e, 3)

~v
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Neimark (1989) has studied the properties of ‘‘the surface of a self similar
multiscale percolation system’’. For completeness, we include here our own
derivation of the interface behavior in a PSF model. The area S(i) of the
pore—solid interface (perimeter when d = 2, surface when d =3) can be first
approximated by summing the surfaces of all the boundaries of the solid
elements which have been created after i iteration steps. These solid elements
are squares (d =2) or cubes (d = 3) of size greater than or equal to r,. Each
solid subregion of linear size 7, has a surface 2dr/~! and the cumulative
boundary of the solid elements, denoted S y(i) is equal to:

i

S,(i) = X () (2dr7Y). V (26)

j=1
Introducing Egs. (16a) and (6), we obtain

S,(i) = Zd?Ny(Nz)j_l(Ln‘f)d_l, (27)

i . ; L\t Nz T
S,(i) =2dNyL "1 ) (Nz) ™ (n= D) =2dNy(-,;) Z(ﬁ-—l) :
j=1 =

© Using Eq. (1), we get

i—1

Sy(i)=2dndy(§)d_li( ;Zd_zl )J

PR

=2dy(§)_lLdj§(nz)"”l. (29)

The value of the geometric series in Eq. (29) depends on the value of nz. If
nz=1,

L _1
S, (i) = 2dy(—) L. | (30)
n
From Egq. (6) we obtain i = (log L/r,)/(log n) and Eq. (30) becomes

(31)

(32)
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From Eq. (12) we have (nz)' =LP~4*1r7~172 and Eq. (32) becomes

2dnlf! 2dnlP

S(i)=y p— +ynz_1rid‘1“D. (33a)

In a symmetric way, the cumulative area of the boundaries of pores created at
i iteration steps is given by

» 2dnL?! . 2dnP -
x(l)——x l_nz xnz_lri * ( )

The actual interface S(i) between solids and pores cannot be calculated so
simply, because the location of the solid and pores subregions in the model must
be taken into account. At each step i, we consider a constant number Ny (or Nx)
of solid (or pore) subregions but randomly distributed in space. If two solid
subregions have a common side, this side belongs to the total boundary
measured by (i), but not to the solid—pore interface. Thus S(i) <S§.(i) and
S(i) <8,

Ina random realization, assuming x # 0, y # 0, the calculation of S(i) can
be done in a probabilistic manner. As the number of iterations increases to

infinity, the fractal set of (Nz)' subregions vanishes and the probability p,(i)

that an arbitrary chosen point on the solid boundary belongs to the interface is
equal to the probability that the neighboring point outside the solid is located in
a pore subregion. Thus as infinite iterations are carried out, p (i) =, .¢,
where ¢ is the porosity.

Then, using Eq. (19)

S(1) =p.()5,(1) = &S,(i) =

5,(7) (342)

x-l-y

or in a symmetrical way we could get
. . . . Y ,
$(0) =p,()8,(1) = (1 = $)8,(1) = 75 8:(0). (34b)

and from Egs. (33a) and (33b), Eqgs. (34a) and (34b) are strictly identical.
Three cases must be distinguished.
(i) If D=d —1 (that is nz = 1). From Eqs. (31) and (34a) we obtain

xy 2dnl®' L ‘
—log—. (35)
x+y logn r;

8(i) =

The surface of the solid—pore interface approaches infinity approximately as the
logarithm of the inverse of ;.

Enz#1

(i) if D <d—1 (that is nz < 1).

~s
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Using Egs. (33a) and (34a) we get

x [2dynlé"'  2dynLP
S(i) = 4 22 a1en (362)
x+y\ 1l—nz nz—1
or from Egs. (33b) and (34b)
2dwnI?™Y  2dxnLP |
S(i) = — + 28 Laion) (36b)
x+y\ l—nz nz—1

As i— oo, 1,0, 74172 5 0 thus
xy 2dnLf!
i»® x4y l—nz

S(i) (37)
The surface of the solid—pore interface approaches a finite value.

(iii) If D > d — 1 (that is nz > 1).

Egs. (36a) and (36b) may be rewritten as

2dnl?! 2dnLP
S(i) = © + 2 pimi=p (38)
x+y 1l—nz x+ynz—1

As i— o, r,—0, and r?~'"P — o, As the second term of the right side of

Eq. (38) grows without limit, the first constanf term becomes negligible. Thus

xy 2dnLP .
S(i) - - rfi=1-p, (39)
= x+ynz—1

or (cf. Eq. (25)):

S()
41 5w Cyri? (40)

where C, is a constant. The area of the pore—solid interface approaches infinity
as a power law function of the resolution scale. It is fractal of dimension D.

3.6. Mass of pores and solids

Fractal models often refer to so-called mass fractal properties, where the term
mass actually means the solid or pore volume (the mass is proportional to the
volume if a uniform density is assumed).

An object is called a mass fractal if the number B(r) of boxes of size r
needed to cover it scales as r~°

B(ryar? (41a)
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or if its mass M(r) measured with units r¢ scales as »~?

M(r)

Td

In the PSF model, measuring mass with a box-counting method, let B (i) be
the number of boxes of size r; needed to cover the volume of solids.

At the start, B,(0) =1 box of size ry, = L covers the whole structure.

At first step, B (l) Ny + Nz boxes of size r; are needed to cover the solids.

At step 2, there are B (2) = N(Ny) + NzB, (1) boxes of size r,, and at step i,
there will be: B,(i) =N ‘v +NzB(i—1) boxes of size r; covering the volume
of solids. We can show by recurrence that

o r P, (41b)

(-1 ;
B,(i) =Nzy(:) (V) 2)
=11 .
B (i) =N"y+Nsz(i—1)=N"y+Nz(N""ly(ZZ_ )+(Nz)“1)
— Nyt N Wy Nay = Wiy 14 o =t i
= Niy+ Nz b +(Nz)' =N'y +&—Z—_1— +(Nz)
(z—=14+7i—2 zi—
= N'y(——_l—‘—)-l-(NZ) =N' y( )-l-(NZ)
Thus
[z = . Niyz'—N'y+2z(Nz)' — (Ng)'
B,(i) =Niy| —— =
=¥ S5+ o) -
(M) (y+z=1) =Ny
B z—1
or
x(Nz) +N'y
B()_—__—_-7
z
and introducing Eq (13)
B ———N +——N’ 43
()= =)'+ #3)
Using Egs. (8) and (10), Eq. (43) can be rewritten as
y x
B (i) = : LPr;P. 44
() =i+ (44a)

In the same way, covering the pores needs a number B (i) of boxes varying
as

; .
B (i)=——L% %+ —y—LDr;D. (44b)
x+y x+y .

—




E. Perrier et al. / Geoderma 88 (1999) 137-164 151

The symmetric expressions for B,(i) and B,(i) assume the form of the sum
of two power law functions of the box size r, with exponents —d and —D,
where d is the Euclidean dimension and D the fractal dimension. We conclude
that, in a PSF model, neither the solid phase nor the pore phase exhibit fractal
scaling. The PSF in its general form is not a true mass fractal.

The volumes of pores and solids measured with resolution r;, which we
denote by M,(7) and M (i) respectively follow immediately from Egs. (44a)
and (44b) as

x y
M (i) =B (i)rf= L+ LPri=P, (45a)
x+y x+y
y x
M, (i) =B(i)r{= L4+ LPri=P. (45b)
x+y x+y
If infinite iterations are carried out, M (i) and M.(i) approach finite values
x
M. (i) » ——L'= ¢L, 46a
()=t = ¢ (462)
M, (i) - ——L" (1- )L, (46b)
as required.

4. Discussion
4.1. A new, consistent geometric representation of a two-phase porous structure

Many attempts to model fractal properties of complex real porous media
involve rather simple geometric figures: the Sierpinki carpet, the Menger
sponge, the fractal cube considered by Rieu and Sposito and many types of
fractal, lacunar models (see Rieu and Perrier, 1997, for a review). Several
models of fractal surface have been first proposed based on the Von Koch curve
(Pfeifer and Avnir, 1983) or similar shapes. These theoretical models generally
represent only the pore—solid interface and their use to model soil structure is
limited. Mass fractals constitute a great improvement in the sense that they
closely associate both solid and pore phases-in a geometrical frame. Two main
types of mass fractal model are commonly used (Rieu and Perrier, 1997). Pore
mass fractals exhibit a fractal pore ‘mass’ by introducing a fractal cumulative
number—size distribution of elements identified with solids in a fractal set
identified with the pore phase (Fig. 3a). Solid mass fractals exhibit a fractal
solid mass by introducing a fractal cumulative number—size distribution of
elements identified with pores in a fractal set identified with a solid phase (Fig.
3b). However it should be noted that if, as in a true mathematical fractal, infinite
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d=2,n=5,z=02,x=y=04,D=1,i=3

Fig. 5. Randomized PSF based on a square pattern. In this example, D=1.

iterations are carried out in the recursive construction of the mass fractal, the
pore space vanishes in pore mass fractals while the solid space vanishes in solid
mass fractals. Paradoxically in this limit a pore mass fractal can represent a
particle size distribution but no pores (Tyler and Wheatcraft, 1992, cf. Fig. 3a.3)
and a solid mass fractal can represent a pore size distribution but no solids
(Tyler and Wheatcraft, 1990, cf. Fig. 3b.3). Both may represent a purely
theoretical fractal pore—solid interface, but neither in the limit is able to
represent a two-phase porous medium. :

Since it-always associates in a single geometric shape two fractal cumulative
number—size distributions of elements with a fractal set, the PSF model pre-
sented in this paper, is a more advanced fractal model of porous medium.
Irrespective of the range of scale over which the structure is developed, both a
solid phase and a pore phase are modelled by two power law distributions
whereas the fractal set can be identified with either the solid or the pore phase if
a lower cut-off of scale is considered or vanishes if infinite iterations are carried
out (Figs. 5 and 6). This matter is not addressed by Neimark (1989) who was
not interested in the properties of the solid whereas it is a central point of view
in the approach of Perrier (1994).

A PSF and a mass fractal exhibit structure over a range of scales specified by
the modeller. A well-known property of a solid mass fractal is that when this
structure extends to arbitrarily small scales the porosity of the model approaches
unity, assuming that the fractal set is identified with the solid phase and its
complement is identified with the pore phase. When these identifications are
reversed (pore mass fractal), the porosity approaches zero. These limiting values
of porosity clearly have no physical relevance. This is in marked contrast to the
porosity of the new model which is designed to attain limiting value of total
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d=2,n=5,2=072,x=y=0.14,D=1.796,i=3

Fig. 6. Randomized PSF based on a square pattern. General case of d—1< D < d.

porosity ¢ lying between these two extremes and depending only on the values
of the parameters x and y, that is the proportion of pore space and solid kept at
each step. This peculiarity of PSF model is thus an important extension to the
range of models available for modelling multiscale porous media and specifi-
cally soil structures.

4.2. The PSF model compared to classic mass fractal models

The scaling of the mass of solid or pores is a crucial point in modelling soil
structures. This matter is not developed by Neimark (1989) neither by Perrier
(1994), but the interesting scaling properties of a PSF deserve attention. A mass
fractal possesses characteristic scaling properties which identify it as a fractal
structure (see Rieu and Perrier, 1997 for a review). A PSF in its general form is
not a mass fractal and its scaling properties are different. For a mass fractal a
power law scaling relation is obtained from which the mass fractal dimension
may be inferred. For a PSF, as shown by Eqs. (44a) and (44b), the correspond-
ing relation assumes the form of the sum of an Euclidean power law function
and a fractal power law function. Thus neither the solid mass nor the pore mass
properly exhibit a fractal scaling. Whilst the scaling relations identify the PSF as
a structure other than a mass fractal, it is important to note that it can
nevertheless easily be confused with that of a mass fractal if it is examined over
a narrow range of scales. Some degree of caution is thus required in the use of
any algorithm to analyse soil data, and the theory suggests that some soils might
have been called mass fractals on approx1mate grounds and might be better
modelled by a PSF.

In the case x =0, the PSF model reduces to a fractal number—size distribu-
tion of solids and a fractal set. If the latter is associated with the pore phase, the
result is a pore mass fractal. From Eqs. (44a) and (44b) we then have that B (i)
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exhibits Euclidean scaling while B, (i) exhibits fractal scaling as required.
Similarly, if y =0 and the fractal set is associated with the solid phase we
obtain a solid mass fractal. Then Eqs. (44a) and (44b) show that B (i) exhibits
fractal scaling whilst B (i) exhibits Euclidean scaling. Thus mass fractal models
appear as degenerate cases of a PSF.

Both a PSF in its general form and a mass fractal exhibit self-similar
properties in the sense that where local structure occurs, it is similar to the
whole. The essential difference between the two which leads to the different
scaling properties as shown above is that a PSF model is in places devoid of
such local structure, whereas a mass fractal is not.

4.3. Pore and solid number—size distributions

In this paper, we use the expression ‘solid’ or ‘solid element’ instead of
‘particle’ or ‘grain’ used in other works (e.g., Haverkamp and Parlange, 1986).
But we do not mean ‘solid, porous aggregate’ in the sense of Rieu and Sposito
(1991a,b) or Crawford et al. (1995). We clarify this statement by noting that we
identify ‘particles’ with the primary elements of a soil structure. The number—
size distribution of solids and pores differ significantly between a mass fractal
and a PSF. If a lower cut-off of scale is considered, in a solid mass fractal, i.e., a
fractal set identified with the solid phase, the solids are of equal size (cf. Bird et
al., 1996), whilst the complementary pore space exhibits a power law number—
size distribution of pores, with a power law exponent equal to —D. Similarly for
a pore mass fractal, i.e., a fractal set identified with the pore phase, the pores are
of equal size while the solids size distribution is power law. In contrast, in a PSF
symmetry exists between the pore-size and solid-size distributions. Specifically
both distributions assume a power law form with identical power law exponent
—D (cf. Perrier, 1994), where D is the fractal dimension of the pore—solid
interface. The existence of such a symmetry is interesting in relation to the
established view that solid-size distributions convey information relating to
porosity and pore—size distributions and consequently soil hydraulic properties,
through relations which map known solid sizes onto inferred pore sizes (e.g.,
Arya and Paris, 1981; Haverkamp and Parlange, 1986). A PSF provides an
example of a porous material where this view appears to some extent valid. Also
of interest are previous suggestions that power law fractal pore-size and
particle-size distributions can coexist within a soil (e.g., Tyler and Wheatcraft,
1992, who acknowledged that ‘‘a theoretical development is not yet available’’).
Again a PSF, in contrast to a mass fractal, provides an explicit example of one
such model where this situation occurs.

4.4. Pore—solid interface

In a mass fractal the pore~solidA interface is the boundary between the solid
(or the pores) distributed in the fractal pore (or solid) mass. This surface grows
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as a power law of the resolution scale. It is fractal of dimension D. When the
fractal structure is developed ad infinitum, the fractal pore (or solid) mass
vanishes and the interface has no physical relevance. However, if a lower cut-off
of scale is used, the area of the interface has a finite value and the fractal surface
can model a real solid—pore interface. Neimark (1989) has shown that in his
‘self-similar multiscale percolation system’ both fractal and nonfractal surfaces
can arise depending on the value of nz and consequently D. When a fractal
surface occurs, this D is also the dimension of the surface. In our own
derivation of the scaling behavior of the interface, based on the number—size
distribution, we obtain the same result. Because it always associates both solid
and pore phases, the PSF model exhibits a pore—solid interface even if the
structure is developed towards infinity. Depending on the value of the fractal
dimension, the area of the interface assume the form of a logarithmic function of
the length scale r,; (in the case of D =d — 1, cf. Eq. (35)), or of a fractal power
law (D >d—1; cf. Bq. (39)), or it tends towards a constant finite value (for
D < d—1; cf. Eq. (37)).

It follows from the above that whilst a porous material can exhibit self-similar
properties and fractal number—size distributions of its elements (pores, solids or
both) this does not imply a fractal surface. This only occurs when D >d —1
(see e.g., Pfeifer and Avnir, 1983; Friesen and Mikula, 1987; Toledo et al.,
1990). Here mathematical calculation of the area of the interface brings evidence
of this critical value d — 1. Fig. 5 presents the particular case of a PSF model
with a fractal dimension D =d — 1. It is interesting to note that although not
visually obvious, the solid—pore interface is not fractal in this instance as it

Table 1
Scaling properties of the PSF model and of pore and solid mass fractal models

Pore-Solid Fractal (PSF)

ol
<ol

oo

Pore Mass Fractal General Pore-Solid Fractal Solid Mass Fractal
x=0 x=0 y=0
fractal set = pore phase y#0 fractal set = solid phase
dimension D No mass fractal dimension D
ad infinitum, only solid ad infinitum, only void
fractal pore size distribution of dimension D, pore phase Euclide;'x

|
ractal particle size distribution of dimension D, solid phase Euclidean

el

1

fractal interface of dimension D with a critical value d-1




Table 2
Summary of the features of the PSF model

961

'PSF model parameters:
[x->pore sub-regions]

) . Pore Mass Fractal General PSF Solid Mass Fractal
[y->solid sub-regions]
{z->fractal set] _ ’
[1/n = similarity ratio] x=0 x#0,y#0 y=0
Basic relations N=n" N=n" N=n
(Equations 1 & 13) l-z=y l—z=x+y l-z=x
. . 1 1 —_ —_—X — -
Fractal. dimension D=d+ og(l-y) De=d+ log(l—x—y) D=d+ log(l—x)
(Equation 14) logn logn logn
Total porosity _ . _
(Equation 20) $=0 x+y $=1
Number-size distribution N 5, 5 _ N, 5
of pores (Equation 23a) none N.(r) = Nz~1 L () = Nz—1 L,
Number-size distribution Ny
none

of solids (Equation 23b)

¥y

N (r)=—2—I"
)= L,

FOT—LET (6661) 88 PULIZPO2D /v 12 431143d “H



Mass of pores

If fractal set (Nz)’ = pores
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r, r x+y x+y r
Pore-solid interface If fractal set (Nz)' = pores No condition on fractal set (Nz)’ If fractal set (Nz)' = solids
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grows in a logarithmic fashion when the structure is developed. Apart from the
relatively small extension of the fractal set, nothing points out why the area of
the solid—pore interface is on the critical point between a nonfractal surface
whose area tends towards a finite constant value and a fractal surface whose area
tends towards infinity when the structure is developed ad infinitum (Fig. 6).
Calculations of the area of the interface have been derived for x #0, y #0.
Fig. 3 gives an illustration of the limiting cases x =0, y =0. When x =0, the
PSF becomes a pore mass fractal combining a fractal distribution of solids and a
fractal set. Now if the supplementary assumption is made that the fractal set of
(Nz)' subregions represent pores we can still define and measure a pore—solid
interface. Symmetrically a pore—solid interface can be defined when y = (. The
general results concerning the fractal character of the pore—solid interface hold
in these limiting cases.

4.5. Summary

The scaling properties of the PSF model are summarized in Table 1. It can be
observed how the PSF is a generalization of mass fractal which may be viewed
as special albeit degenerate case. Thus the PSF model can be used in many cases
for the following purposes.

1. Either to represent soils which have been shown to be surface fractals, in
the same way as simple surface models have already been used (e.g., Pfeifer and
Avnir, 1983; de Gennes, 1985).

2. Or to represent soils which exhibit a fractal pore size distribution, in the
same way as simple lacunar fractal models have already been used (e.g., Tyler
and Wheatcraft, 1990; Rieu and Sposito, 1991a).

3. Or to represent soils which exhibit a fractal solid size distribution, in the
same way as simple models of fractal number—size distributions have already
been used (e.g., Tyler and Wheatcraft, 1992; Wu et al., 1993)

4. Or to represent soils which exhibit a fractal solid mass, in the same way as
simple models of a fractal solid phase have already been used (e.g., Rieu and
Sposito, 1991a; Young and Crawford, 1991).

5. Or to represent soils which exhibit a fractal pore mass, in the same way as
simple models of a fractal pore phase have already been used (e.g., Katz and
Thompson, 1985; Ghilardi et al., 1993).

In addition, because the PSF model is a self-consistent geometric model of
the whole porous structure, whatever the particular fractal property it has be
designed to model, it gives also information about the possible scaling behaviour
of the other properties of the porous structure (cf. Table 2). For example, if we
consider a soil exhibiting a fractal pore size distribution (Perrier et al., 1996), the
PSF model suggests which properties of the solid phase and which hydraulic
properties could be associated to this particular pore size distribution.
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d=2,n=20,z=0.75,x=y=0.125,0=1904,i=2

Fig. 7. Randomized PSF based on a polyedral pattern, with a division process obtained by a
Voronoi tessellation. General case of d—1< D <d.

4.6. Extension: effect of different local geometric patterns

The ability of a fractal model of porous medium to represent a soil structure
depends on its structural features: number—size distribution of its components,
porosity, fractal scaling of the pore and solid phases, fractal scaling of the
pore—solid interface, and on the behaviour ad infinitum of these properties. But
this ability also depends strongly on the geometric patterns of the model. As an
example, two realizations of the PSF model are presented Figs. 6 and 7. The
first one is based on a square pattern. In the second, the division of the initiator
is obtained by a Voronoi tessellation process (Perrier, 1994) and the basic
pattern is polyhedral. In both cases, the proportions x, y and z have a constant
value and the location of the pore and solid subregions is randomly determined
at each iteration step. At any stage of its development, both structures exhibit
the same properties: total porosity value lying between 0 and 1, fractal
number—size distribution of pores and solids, nonfractal scaling of the pore and
solid phases and fractal scaling of the pore—solid interface.

Improved geometric patterns may help in the construction of more realistic
models of soil structure. As an example Figs. 8 and 9 present structures
equivalent respectively to those presented in Figs. 6 and 7 in terms of their basic
properties, but here the pores are located around the solids. Instead of keeping
Ny solids and Nx pores among the N(1 —z) subregions, an homothetic
reduction of ratio k replaces each subregion of size r among the N(1 — z) ones
by one solid of size k?rf surrounded by one pore of size (1 —k“)rf. This
pattern proposed by Perrier (1994) is defined by a set of three parameters (N, z
and k) whereas Neimark’s percolation system and PSF model use (N, x and y).
Equivalence between these two approaches is given in Appendix A.
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d=2,n=5,2=0.72,x=y=0.14,D=1.796, £=0.707,i=3

Fig. 8. PSF numerically equivalent to the example presented in Fig. 6. Here, the void phase is
located around the solid, resulting in a very different shape.

Obviously, some of these examples resemble soil structures more than others.
In particular, each of them exhibits a specific kind of pore connectivity. As an
illustration of this latter, Fig. 10 presents a mass fractal variation of the
Sierpinski Carpet carried out by Perrier (1994). This degenerate form of PSF
model is a 2D representation of a random realization of the fractal cube
considered by Rieu and Sposito (1991a), fragmented by a Voronoi tessellation
(Perrier et al., 1995). This fractal object is a solid mass fractal where a fractal
cumulative number—size distribution of fractures is associated with a solid phase
that exhibits a fractal scaling. As in the model presented in Fig. 3b, when this
structure extends to arbitrarily small scales its porosity approaches unity.

d=2,n=20,z=0.75,x=y=0.125,D=1.904, k= 0.707,i =2

Fig. 9. PSF numerically equivalent to the example presented in Fig. 7, with a void phase
surrounding the solid.
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Fig. 10. 2D representation of a random realization of the fractal cube considered by Rieu and
Sposito (1991a,b,c), fragmented by a Voronoi tessellation. In this solid mass fractal, the fractal set
is associated to the solid phase.

Unfortunately the network of fractures appears excessively connected for mod-
elling a soil pore space.

5. Conclusion

In conclusion, the PSF model originating with Neimark (1989) and Perrier
(1994) can be viewed as a fully self-consistent fractal model of general
application in the sense that it is not tied to a specific local geometry. Whilst this
is equally true of a mass fractal, the generality of a PSF obviously exceeds that
of a mass fractal. Mass fractals have already featured prominently in modelling
complex porous materials and it remains to be seen to what extent the wider
class of PSF models follows this trend.

Neither the pore phase nor the solid phase of a general PSF exhibit mass
fractal scaling. On the other hand the pore—solid interface is fractal for
D >d—1. At any stage of its development, the PSF can model a two-phase
porous structure. When the structure extends ad infinitum, its porosity ap-
proaches a finite value that can be chosen by the modeller between the extreme
value O or 1 independently of the fractal dimension. Finally the main peculiarity
of the PSF is the association in the same geometric shape of a distribution of
pores and a distribution of solids which both assume a power law form with the
same fractal exponent. As a result of this symmetry, the PSF model appears
promising in terms of modelling hydraulic properties based on structural proper-
ties of the solid phase. If in addition an appropriate geometric shape is used, the
connectivity of the pore network can be taken into account in pore network
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simulations. Intrinsic to a mass fractal and a PSF model as presented in this
paper are the notions of multiscale structure and self-similarity of structure.
Further generalization is possible when the latter notion is relaxed. Construction
of a model in which similarity of structure at different scales is not required
further widens its scope of application. These points will be developed in
forthcoming papers.

6. List of symbols

fractal dimension

Euclidean space dimension

linear size of the initiator

number of subregions paving the initiator

inverse of the similarity ratio

proportion of subregions where the whole shape is replicated
proportion of subregions kept as pores

proportion of subregions kept as solids

total number of replicates of size r; created at iteration step i
total number of pores of size r; created at iteration step i
total number of solids of size r; created at iteration step i
total number of replicates of size greater than or equal to 7,
total number of pores of size greater than or equal to r;
total number of solids of size greater than or equal to 7,

last step of division if any

means ‘proportional to’

porosity

partial porosity at step i

number of boxes of size r, needed to cover the pores
number of boxes of size r; needed to cover the solids
number of boxes of size r, needed to cover the fractal set
volume (or mass) of pores at iteration step i

volume (or mass) of solids at iteration step i

area of the pore—solid interface

cumulative boundary of pores at iteration step i

cumulative boundary of solids at iteration step i

probability that an arbitrary chosen point on the solids boundary

-belongs to the solid—pore interface

probability that an arbitrary chosen point on the pores boundary
belongs to the solid—pore interface

ratio of the similarity transformation used by Perrier (1994) to
define the size of the solids and pores associated to any subregion
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Appendix A
A.1. Equivalence between the model of Perrier (1994) and the PSF model

Perrier’s model is defined on the basis of three parameters (N, z, k) which
are equivalent to the set (N, x, y) defining the PSF model.

Perrier’s model involves Nz and N(1 — z) subregions as does the PSF. The
parameter k defines the ratio of the contracting similarity used to replace each of
the N(1 —z) subregions of linear size r by one solid of volume k¢ sur-
rounded by one pore of volume (1 — k%)r¢ (see Figs. 8 and 9). An equivalent
PSF model can be created by choosing the same N and the following x and y
proportions: x = (1 —z)(1 —k%), y=(1 —2)k?

Conversely, if a PSF model is defined by the parameters (N, x, y), an
equivalent model is obtained using Perrier’s definitions by choosing the same N
and the following z and k values:

1/d
y
z=1—x—y, k=( )
x+y

All the results obtained in this paper could have been also derived using
Perrier’s definition. For instance, the equivalent of the total porosity given in Eq.
(20), ¢=x/(x+y), is: 1 —k? Limiting cases x=0 and y=0 correspond
respectively to k=1 and k=0.
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